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Incorporating health co-benefits into technology pathways 
to achieve China’s 2060 carbon neutrality goal: a modelling 
study
Shihui Zhang, Kangxin An, Jin Li, Yuwei Weng, Shaohui Zhang, Shuxiao Wang, Wenjia Cai, Can Wang, Peng Gong

Summary
Background The announcement of China’s 2060 carbon neutrality goal has drawn the world’s attention to the specific 
technology pathway needed to achieve this pledge. We aimed to evaluate the health co-benefits of carbon neutrality 
under different technology pathways, which could help China to achieve the carbon neutrality goal, air quality goal, 
and Healthy China goal in a synergetic manner that includes health in the decision-making process.

Methods In this modelling study, we used Shared Socioeconomic Pathway 2 with no climate policy as the reference 
scenario, and two representative carbon neutrality scenarios with identical emission trajectories and different 
technology pathways—one was led by renewable energies and the other was led by negative emission technologies. 
We had three modules to analyse health co-benefits and mitigation costs for each policy scenario. First, we used a 
computable general equilibrium model that captures the operation of the whole economic system to investigate the 
carbon mitigation costs and air pollutant emission pathways of different technology portfolios. Second, we used a 
reduced complexity air quality model to estimate the concentrations of particulate matter in the atmosphere from the 
air pollutant emission pathways. Finally, we used a health impact evaluation model to estimate premature deaths, 
morbidity, and the resulting loss of life expectancy, then these health impacts were monetised according to value of a 
statistical life and cost of illness. We compared the monetised health co-benefits against the corresponding mitigation 
costs to explore the cost-effectiveness of different technology portfolios. A series of uncertainties embodied in carbon 
neutrality pathways and models were considered.

Findings In our models, sole dependence on improving end-of-pipe air pollution control measures is not sufficient for 
all Chinese provinces to meet the 2005 WHO PM2·5 standards (10 μg/m3) by 2060. Only a combination of strong 
climate and air pollution control policies can lead to substantial improvement of air quality across China. If the 
carbon neutrality pathway led by developing renewable energies was followed, the air quality of all provinces could 
meet the WHO guideline by 2060. With the realisation of carbon neutrality goals, the total discounted mitigation 
costs (discount rate 5%) from 2020–60 would range from 40–125 trillion Chinese yuan (CNY), and 22–50 million 
cumulative premature deaths could be avoided. China has the potential to increase the associated life expectancy by 
0·88–2·80 years per person in 2060 versus the reference scenario. The health benefits are higher in the renewable 
energies-led scenarios, whereas the mitigation costs are smaller in the negative emission technologies-led scenarios. 
If the value of a statistical life is set higher than 12·5 million CNY (39% of the Organisation for Economic Co-
operation and Development value), the health co-benefits will be higher than mitigation costs, even when considering 
all included uncertainties, implying the cost-effectiveness of China’s carbon neutrality goal.

Interpretation The life expectancy increase from the realisation of China’s 2060 carbon neutrality goal could be 
equivalent to the past 5–10 years of life expectancy growth in China. Choosing an appropriate carbon neutrality 
pathway affects the health of China’s population both today and in the future. Our findings suggest that, if China 
incorporates health co-benefits into climate policy making and puts a high value on people’s health, it should choose 
a carbon neutrality pathway that relies more on developing renewable energies and avoid over-reliance on negative 
emission technologies.
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Introduction
China, the world’s largest emitter of carbon dioxide, has 
made an ambitious pledge to become carbon neutral 
before 2060, which is the country’s first long-term 
climate goal.1 As the realisation of the carbon neutrality 

goal will lead to a fundamental transition in China’s 
energy structure, or even economic structure, its impact 
on emissions of air pollutants and public health will also 
be profound and long lasting. Therefore, it is important 
to evaluate the health implications of the carbon 
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neutrality goal, especially in light of the COVID-19 
pandemic when governments value the Health in All 
Policies principle.2 Choosing an appropriate, or even 
optimised, technology pathway to realise the carbon 
neutrality goal could help China to address the multiple 
challenges of tackling climate change, controlling air 
pollution, and improving public health, so that the 
carbon neutrality goal, air quality goal, and Healthy 
China goal can be achieved in a synergetic manner.

Previous studies have discussed extensively the health 
co-benefits of China’s carbon mitigation efforts through 
co-reduction of air pollutant emissions. They found that 
the monetised health co-benefits are usually high enough 
to outweigh the mitigation costs.3–7 These studies have 
focused on the health co-benefits of achieving China’s 
nationally determined contribution (NDC) target or the 
2°C target, which is less ambitious compared with the 
carbon neutrality goal. However, as the ambition of 
climate policy increases, mitigation costs will grow faster 
than health co-benefits.3 Therefore, whether the monetised 

health co-benefits of the carbon neutrality goal can still 
cover the mitigation costs remains unclear. To date, most 
studies have evaluated the health effects of a small number 
of mitigation scenarios, which is incapable of tracking the 
dynamically changing relationship between mitigation 
costs and health co-benefits. As China is at a critical point 
in deciding which technology pathway to follow towards 
its carbon neutrality goal, policy makers should consider 
in full the combination of different emission trajectories 
(ie, the cumulative emission budget and shape of emission 
pathways) and technology pathways,8 and to incorporate 
health impacts into the technology pathway design.9 
Finally, traditional health co-benefits studies used 
indicators like avoided premature deaths to quantify the 
public health co-benefits of climate actions, which might 
not be straightforward for policy makers and the public to 
understand the scale of the health co-benefits. Life 
expectancy is a key policy concern for every country in the 
world,10 especially in China given that it is one of the major 
indicators in Healthy China goals.11 Therefore, translating 

Research in context

Evidence before this study
We searched Web of Science for articles published in English 
between Jan 1, 2009, and July 15, 2021, using the keywords 
“co-benefits” and “air quality”. We selected articles by searching 
the keyword “China” within the topic. Our search returned 
180 studies, 28 of which were relevant to this topic. Ten studies 
with comparable scenario settings and methods to this study 
are discussed in detail in appendix 2 (pp 40–42). Nearly all 
previous studies have confirmed a large health co-benefit 
associated with mitigation actions in China because of the 
dangerously high air pollution concentrations and high 
population density. These studies also found that the health 
co-benefit might completely offset the mitigation costs under 
certain assumptions. However, these evaluations were based on 
less ambitious mitigation goals and a restricted number of 
pathways (such as the 2°C target pathway and nationally 
determined contributions pathway). To our knowledge, studies 
simultaneously exploring the public health and economic 
outcomes of China’s carbon neutrality goal, announced in 
September, 2020, have not been published. Few pathways have 
been discussed and a series of important questions remain open 
for systematic investigations.

Added value of this study
To our knowledge, this modelling analysis is the first to assess 
both the mitigation costs and health co-benefits of China’s 
carbon neutrality goal. Based on an integrated assessment 
model framework, we quantified the range of mitigation costs 
and health co-benefits under various carbon neutrality 
pathways with different technology portfolios and carbon 
emission trajectories. We considered multiple uncertain factors, 
such as the level of stringency of air pollution control policies 
(ie, the requirement to use end-of-pipe air pollution control 
technologies), baseline incidences of health endpoints, 

the shape of concentration–response functions, and the value 
of a statistical life. We found that, as the reliance on negative 
emission increases, both the mitigation costs and health 
co-benefits will decrease. We also explored whether it is possible 
to achieve carbon neutrality in a cost-effective way (with 
uncertainties) and how to choose an optimal technology 
pathway when incorporating health into policy making. Finally, 
we analysed the association between China’s carbon neutrality 
goal and people’s life expectancy, which is one of the most 
commonly used heath policy performance indicators 
worldwide, especially in China.

Implications of the available evidence
This study contributes to the growing evidence of health 
co-benefits from deep decarbonisation of the whole 
socioeconomic system, and identifies the economic and public 
health outcomes of China’s carbon neutrality goal. We found 
that, by achieving China’s carbon neutrality goal, China’s life 
expectancy in 2060 could increase by 0·88–2·80 years per 
person compared with the reference scenario, which is equal to 
5–10 years of China’s efforts from the public health sector. 
Whether the future life expectancy improvement is closer to 
0·88 or 2·80 years largely depends on the technology portfolio 
of the carbon neutrality pathway. We suggest avoiding an over-
reliance on negative emission technologies, which leave 
emission space for fossil fuel combustions and industrial 
processes in sectors that are hard to mitigate (such as 
industries, transport, and building sectors), so that the air 
quality improvement and public health synergy of the carbon 
neutrality goal can be maximised. China’s choice of technology 
portfolios to realise the carbon neutrality goal will have 
long-term and profound effects on China’s future. Our findings 
can be used to inform policy makers that it is critical to make 
smart and careful policy design on carbon neutrality pathways.

See Online for appendix 2
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the health outcomes of carbon neutrality goals into life 
expectancy could better inform policy making.

The Lancet Countdown: Health and Climate Change in 
Asia brings together partners from 19 institutions from a 
wide range of disciplines. The 2020 China report of 
the Lancet Countdown on health and climate change 
works towards building an understanding of the response 
to the changing health profile of climate change in the 
region.12 Here, we present a case study of the Lancet 
Countdown.13 China is at a critical moment in formulating 
the 14th Five-Year Plan, the 2030 Carbon Peak Plan, and 
the 2060 carbon neutrality plan. We aimed to incorporate 
health co-benefits into the technology pathways to 
achieve China’s carbon neutrality goal and to explore 
whether there is any suggested technology pathway that 
can help to achieve the carbon neutrality goal, air quality 
goal, and Healthy China goal in a synergetic manner. 
Specifically, we aimed to answer three questions. Under 
different combinations of emission trajectories and 
technology pathways, how would mitigation costs and 
health co-benefits dynamically change? What would be 
the optimal technology pathway for China to achieve the 
carbon neutrality goal while maximising the synergy 
with the air quality goal and Healthy China goal in a cost-
effective manner? How would the realisation of China’s 
carbon neutrality goal affect people’s life expectancy?

Methods
Modelling framework
The modelling framework of this study consists of 
three modules similar to other integrated assessment 
models,3,14–16 and details can be found in appendix 2 
(pp 4–30).

First, we used a macroeconomic model with technology 
details, the China Hybrid Energy and Economic Research 
(CHEER) with low-carbon technology model (known as 
CHEER-LCT), to quantify the economic-wide mitigation 
costs and air pollutant emissions of different technology 
pathways under different carbon neutrality emission 
trajectories. CHEER-LCT is a dynamic computable 
general equilibrium model17 with detailed description on 
low-carbon technologies. Eight kinds of power generation 
technologies are considered, including coal, gas, oil, 
hydro, wind, solar, nuclear, and biomass.18,19 Three types of 
negative emission technology (NET) are considered, 
including land use, land-use change, and forestry, direct 
air capture, and carbon capture and storage (including for 
both conventional fossil fuels and for bioenergy).20–23 
Second, we used the air pollutant emission pathway as the 
input for a reduced complexity chemical transportation 
model (known as CHEER-AIR),24,25 which is available at 
the province level, and we transformed the emissions26 
into particulate matter concentration in the atmosphere. 
Third, we used the health impacts assessment model 
(known as CHEER-HA), which has detailed population 
age structure that estimates the number and economic 
value of health impacts caused by exposure to PM2·5. 

Nine health endpoints related to PM2·5 exposures are 
covered, including premature mortality due to chronic 
exposure caused by chronic obstructive pulmonary 
disease, ischaemic heart disease, stroke, and lung cancer, 
as well as hospital admission due to respiratory disease, 
hospital admission due to cardiovascular and cerebro
vascular disease, emergency room visits, bronchitis, and 
premature deaths from acute exposure. We calculated the 
health damage of the air pollutant concentration through 
concentration-response functions27 and monetised the 
damage through two parameters: value of a statistical life 
(VSL) and cost of illness. We translated the premature 
deaths of different age groups into loss of life expectancy 
through life expectancy distributions by age.28

The time horizon of this modelling study is 2020–60. 
In addition to uncertainties caused by emission 
trajectories and technology portfolios, we also considered 
the uncertainties embodied in the models, including the 
air pollutant emission factors, the VSL, the four shape 
parameters of the concentration-response functions, and 
baseline incidences of four premature death endpoints.

Scenarios
We established scenarios from two dimensions (table): 
the stringency levels of carbon mitigation targets and 
the stringency levels of air pollution control measures. 
All these scenarios share the same socioeconomic 
development narrative, Shared Socioeconomic Pathway 2 
(SSP2), which is an intermediate development frame
work that is widely used as a reference scenario for future 
projections.29,30

In the carbon mitigation target dimension, we 
modelled four representative scenarios with different 
carbon emission trajectories (figure 1A). Details about 
the emission trajectories can be found in appendix 2 (p 1). 
The first two are the reference (ie, no climate policy) 
scenario and the NDC scenario. We also modelled 
two representative carbon neutrality scenarios that share 

Current legislation Maximum feasible 
reduction

Reference scenario with 
no carbon emission 
constraints

Reference–CLE Reference–MFR

Nationally determined 
contributions

NDC–CLE NDC–MFR

Carbon neutrality goal

Led by renewable 
energies

RE–CLE RE–MFR

Led by negative 
emission technologies

NET–CLE NET–MFR

Carbon mitigation targets are given in rows, air pollution control measures are 
given in columns. NDC=nationally determined contributions. CLE=current 
legislation. MFR=maximum feasible reduction. RE=carbon neutrality pathways 
led by renewable energies. NET=carbon neutrality pathways led by negative 
emission technologies.

Table: Scenario definitions for stringency levels of carbon mitigation 
targets versus air pollution control measures



Articles

e811	 www.thelancet.com/planetary-health   Vol 5   November 2021

the same net emission trajectory. The negative emissions 
provided by negative emission technologies, such as 
bioenergy carbon capture and storage, are generally 
regarded as an essential step to achieving the carbon 
neutrality goal; therefore, we designed the NET-led 
scenario to explore the maximum usage of negative 
emission technologies under constraints of resources 
and technology costs (figure 1B). However, air pollutants 
emitted from biofuels will become a threat for public 
health,9 even though it is assumed that all bioenergy 
carbon capture and storage plants and other carbon 
capture and storage plants install end-of-pipe emission 
control devices. The use of negative emission tech
nologies will also leave space for co-emitted air pollutants 
from fossil fuel combustions in industry, transport, and 
household sectors.

We designed an RE-led scenario in which the negative 
emission technologies are replaced by renewable and low 
carbon energies as much as possible, although a certain 
amount of negative emissions are preserved (figure 1C). 
We also considered various technology pathways wherein 
the share of renewable energies and negative emission 
technologies fluctuates between the RE-led scenario and 
the NET-led scenario, to investigate how the mitigation 
costs and health co-benefits change dynamically when 
choosing different technology portfolios.

In the air pollution control dimension, we considered 
two scenarios that project the future level of end-of-pipe 
control to capture the uncertainties caused by air 
pollutant emission factors. The current air pollution 
legislation (CLE) scenario represents the air pollutants 

reduction level to achieve the Beautiful China goal 
by 2035, which requires enhancing air pollution control 
measures to meet the national ambient air quality 
standards target of 35 μg/m³.31 The maximum feasible 
reduction (MFR) scenario requires using the best 
available technologies to meet the WHO Interim-3 
standard of 15 μg/m³ by 2050.31 The calibration process of 
the SO₂, NOx, PM2·5, and NH3 emission factors in the CLE 
and MFR scenarios can be found in appendix 2 (pp 6–7).

Role of the funding source
The funders of the study had no role in study design, 
data collection, data analysis, data interpretation, or 
writing of the report.

Results
Achieving the carbon neutrality goal would bring about 
profound change in China’s energy structure and sectoral 
emission distributions. Overall, the major carbon 
reductions are contributed by improved energy efficiency, 
electrification, and deployment of renewable energies 
(figure 2A). Emissions offset by negative emissions in 
2020–60 are 4% (23 Gt) in the RE-led scenario and 
15% (77 Gt) in the NET-led scenario (figure 2B). 
The cumulative primary energy consumption from 
2020 to 2060 in RE-led and NET-led scenarios would be 
33–40% (945–1150 Gtce) lower than the reference 
scenario (figure 2C). The respective shares of non-fossil 
fuels in the primary energy structure would be 7% in the 
reference scenario and 43% in the NDCs scenario 
in 2060; however, the shares would reach as high as 
63% in NET-led scenarios and 86% in RE-led scenarios 
(figure 2C). Solar and wind energy would take up the 
biggest share of non-fossil fuel energy. Fossil fuels 
should be almost phased out of the power generation 
sector by 2060 in all carbon neutrality scenarios 
(figure 2C). In 2060, electric power generated by biomass 
with carbon capture and storage would account for 11% 
(1294 Twh) of total power generation in the NET-led 
scenario, whereas this ratio would only be 5% (687 Twh) 
in the RE-led scenario (figure 2C). In the RE-led scenario, 
the emissions from industry sectors such as cement, 
steel, and transport are mainly reduced through electrifi
cation, while they are mainly offset by carbon capture 
and storage of fossil fuels and bioenergy in the power 
sector in the NET-led scenario (figure 2B–C).

To achieve China’s carbon neutrality goal, the cumulative 
emissions would reduce by 66–79% (477–577 Gt) from 
2020 to 2060, and the total cumulative discounted gross 
domestic product loss compared with the reference 
scenario is 40–125 trillion CNY (a 5% discount rate) with 
varied emission trajectories and technology portfolios. 
The total costs of achieving the carbon neutrality goal is 
2·46–7·67 times the costs of achieving the NDCs target 
(priced at 16 trillion CNY), which requires a fundamental 
improvement of energy structure, production efficiency, 
and consumer behaviours. Mitigation costs are mainly 
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Figure 1: Carbon emission trajectories of all scenarios
(A) Net carbon emission trajectories of all scenarios. The orange line represents a representative carbon neutrality 
emission trajectory. The orange shadow represents other possible carbon neutrality emission trajectories (95% CI). 
The positive and negative emissions of two representative carbon neutrality scenarios led by either negative 
emission technologies (B) or renewable energies (C). The net emissions in panel B and C are the same as the orange 
line in panel A. There are emissions absorbed by land use, land-use change, and forestry in all scenarios.
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affected by technology portfolio and emission trajectories, 
where costs will decrease as more negative emission 
technologies are deployed and carbon budgets are higher. 
In the scenarios with identical technology portfolio and 
different emission trajectories, the variation of cumulative 
mitigation costs versus the scenarios with representative 

emission trajectory can be up to 35–40%. Meanwhile, the 
cumulative mitigation cost of NET-led scenario is about 
31% lower than that of the RE-led scenario (88 [56–125] 
trillion CNY vs 61 [40–85] trillion CNY; figure 2D). The 
mitigation costs of the two representative carbon neutrality 
scenarios are the same between 2020–38 and start to 
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Figure 2: A roadmap and costs for China to achieve carbon neutrality
(A) Sources of mitigation in the NET-led scenario and the RE-led scenario from 2020–60. (B) Total contribution of negative emission technologies from 2020 to 2060. 
(C) Primary energy consumption structure, power generation mix, and sectoral carbon emissions of different scenarios in 2060 in China. (D) Annual mitigation costs and 
total discounted mitigation costs from 2020 to 2060 of different policy scenarios, with a discount rate of 5%. Mitigation costs for each scenario are quantified as the 
gross domestic product loss compared with that of the reference scenario. Shadows and error bars represent the 95% CI caused by emission trajectories. NET ratio=the 
share of emissions offset by negative emission technologies in total carbon mitigations from 2020 to 2060. BECCS=bioenergy carbon capture and storage. CCS=carbon 
capture and storage. DAC=direct air capture. NDC=nationally determined contributions. RE-led=carbon neutrality pathways led by renewable energies. NET-led= carbon 
neutrality pathways led by negative emission technologies.
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diverge after that because negative emission technologies 
start to enter the market from 2038 (figure 2D), which 
alleviates the pressure for industry and transportation 
sectors to decarbonise through electrification.

Owing to the low-carbon energy transition required to 
achieve the carbon neutrality goal, the air pollutant 
emissions in China also decrease dramatically. The SO₂, 
NOX, PM2·5, and NH3 emissions of carbon neutrality 
scenarios in 2060 reduce by 59–79%, 45–72%, 43–59%, 
and 3–10%, respectively, compared with the reference 
scenario, considering the varying technology pathways and 
stringencies of air pollution control (figure 3). In both the 
RE-led and NET-led scenarios, the air pollutants emission 
from power generation in 2060 are almost zero due to the 
phase-out of fossil fuels. However, there are still notable 
NOX emissions from industry sectors (mainly cement and 
steel), transportation sectors (such as air, freight, and 
passenger transport), households (eg, gas or biomass 
boilers), and NH3 emissions from the agriculture sector, 
which has become a major source of secondary PM2·5.

Figure 4 shows the PM2·5 concentrations in 2035 and 
in 2060 under different climate target and air pollution 
control scenarios. Despite the non-negligible contribution 
of improvements in end-of-pipe control measures, sole 
dependence on them cannot help all Chinese provinces 
meet the 2005 WHO guideline standards of 10 μg/m³ 
(subfigures of NDC–MFR in 2060). In the short term 
(until 2035), the combinations of strong climate and air 
pollution control policies could lead to substantial 
improvement of air quality across China. The respective 
population-weighted national mean PM2·5 concentrations 
are 26·31 μg/m³ in the reference-MFR scenario and 
18·70 μg/m³ in the RE-MFR and NET-MFR scenarios in 
2035 (appendix 2 p 37). Because the structural difference 
between the NET-led and RE-led scenarios only emerges 

after 2038, the air quality under two carbon neutrality 
scenarios do not differ in 2035. In the long term 
(until 2060), national average PM2·5 concentrations are 
6·10 μg/m³ in the RE-MFR scenario and 9·57 μg/m³ in 
the NET-MFR scenario, marking a great improvement 
caused by carbon neutrality goals and stringent air 
pollutant control measures. However, not all provinces 
are able to meet the WHO guideline standard in the 
NET-MFR scenario. The number of provinces that could 
meet the WHO guideline standard in 2060 is 5, 9, 19, and 
30 in the reference-MFR, NDC-MFR, NET-MFR, and 
RE-MFR scenarios, respectively. This finding indicates 
that even with the most stringent air pollution control 
measures, the reliance on negative emission technologies 
(subfigures of NET-MFR) is not enough for all provinces 
to meet the 10 μg/m³ standard. By contrast, the air quality 
of all provinces in the carbon neutrality pathway led by 
developing renewable energies will meet the WHO 
guideline (10 μg/m³) from 2059. Hence, only with the 
full development of renewable energies can every 
province in China meet the WHO air quality guideline 
standards through carbon neutrality goal.

The cumulative premature deaths avoided from 
2020–60 would be 27 (22–36) million in the NET-led 
scenario and 37 (29–50) million in the RE-led scenario, 
accounting for 31–34% and 42–46% of premature deaths 
in the reference scenario, respectively (appendix 2 p 38). 
The 95% CI considers the uncertainties caused by 
emission trajectories, stringencies of air pollution 
control, and parameters in the CHEER-HA model. The 
detailed number of premature deaths for each scenario 
and health damages from acute exposures can be found 
in appendix 2 (pp 38–39). As life expectancy is a major 
health policy goal, the loss of life expectancy per person 
due to PM2·5 exposures in each scenario is also quantified 
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(appendix 2 p 38). In the reference scenario with no 
climate policy, the loss of life expectancy per person due 
to PM2·5 exposure in 2060 is 2·97 (2·34–3·59) years 
in the reference–CLE and 1·89 (1·49–2·27) years in 
reference–MFR scenario, considering the uncertainties 
in CHEER-HA models and emission trajectories 
(figure 4). In the carbon neutrality scenarios, the loss of 
life expectancy decreases by the lowest 0·88 (the lowest 
estimation in NET-MFR) to the highest 2·80 (the 
highest estimation in the RE-CLE) years per person 
in 2060 compared with the reference scenarios, which is 
almost equivalent to China’s 5–10 years (2005–15 or 
2010–15) of past achievements in life expectancy 
growth.32 The public health gain by switching from NET-
led pathway to RE-led pathway (0·47–1·19 years) is even 
larger than switching from the NDC scenario to carbon 
neutrality scenario (0·44–0·85 years), which again 
shows the significance of choosing an appropriate 
carbon neutrality pathway to optimal public health.

We monetised the health co-benefits and compared 
them with the mitigation costs for the RE-led and NET-
led scenarios (figure 5A). Both the health co-benefits and 
mitigation costs are smaller in the NET-led scenario. 
Similarly, as the share of emissions offset by negative 
emission technologies in total carbon mitigations 
(NET ratio) increases, both the health co-benefits and 
mitigation costs will decrease (appendix 2 p 39). Hence, 
it is not possible to conclude whether relying on 
renewable energies or negative emission technology is a 
truly better pathway.

Many factors would influence the comparison results 
(appendix 2 pp 30–31), including the emission trajectories, 
the technology pathways, shapes of concentration-
response functions, the baseline incidence rates of health 
endpoints, use of end-of-pipe air pollution control mea
sures, and the VSL. Uncertainties of health co-benefits are 
larger than those of mitigation costs, mainly due to large 
range of VSL we choose (2·04–20 million CNY). As VSL 
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increases, the possibility of net benefits being positive 
increases, as does the value of net benefits. When VSL is 
higher than 12·5 million CNY (39% of the Organisation 
for Economic Co-operation and Development value33), 
even if we consider all sources of uncertainties in this 
study, the lower bound of net benefits will be higher than 
zero (figure 5B). This result implied that it is possible to 
achieve carbon neutrality in a cost-effective way.

To analyse how the change of VSL affects the choice of 
an optimal technology portfolio, we analysed how net 
benefits change with varying NET ratios given different 
levels of VSL, and then calculated the optimal NET ratio 
with the maximum net benefits according to different 
VSL values (figure 5C). When VSL is low enough, the 
decrease of monetised health co-benefits is smaller than 
the decrease of mitigation costs as NET ratio increases 
and the net benefits will increase, hence making the 
NET-led pathway the optimal pathway with maximum 
net benefits. However, when VSL is high enough, net 
benefits will decrease as NET ratio increases, hence 
making the RE-led pathway the optimal pathway. 
Specifically, when VSL is higher than 6·2 million CNY, 
the RE-led pathway is the optimal pathway; when VSL is 
smaller than 3·9 million CNY, the NET-led pathway is 
the optimal pathway. When VSL is 3·9–6·2 million CNY, 
the optimal NET ratio gradually decreases from 
14% to 5%. To summarise, our analysis on optimal NET 
ratio showed that, if the focus is on health co-benefits, a 
carbon neutrality pathway with more renewable energies 
is preferable.

Discussions
Achieving China’s carbon neutrality goal in 2060 will have 
profound and long-lasting effects for the Chinese economy 
and public health and even globally.34 Our modelling 
analysis showed that, by deep decarbonisation of the 
energy structure and the whole economy, China could 
achieve carbon neutrality with avoidance of 22–50 million 
premature deaths for 2020–60, hence avoiding life 
expectancy loss by 0·88–2·80 years per person in 2060. 
Under the more stringent end-of-pipe air pollution control 
scenarios (ie, the MFR scenarios), the air quality of all 
provinces in the carbon neutrality pathway led by 
developing renewable energies will meet the WHO 
guideline (10 μg/m3) from 2059. The total mitigation costs 
for 2020–60 are 40–125 trillion CNY (discount rate 5%), 
varying mainly due to the choice of technology pathways 
and emission trajectories. If China decides to strongly 
promote renewables and electrifications rather than 
relying on negative emission technologies to offset carbon 
emissions as much as possible, the health co-benefits will 
be higher due to the co-emitted air pollutants avoided, 
with an increase in mitigation costs at the same time. 
However, if the VSL is higher than 12·5 million CNY 
(39% of the Organisation for Economic Co-operation and 
Development value), the monetised health co-benefits 
will cover the mitigation costs, and the carbon neutrality 

pathway will be cost-effective even when considering all 
uncertainties we have discussed.

Our study has several limitations. First, although we 
have taken uncertainties from various sources into our 
studies, it is unfeasible to fully explore the uncertainties 
from every section of our studies due to long chain of our 
models (eg, the parameter uncertainties of computable 
general equilibrium model [ie, CHEER-LCT] and air 
quality model). However, we have taken the most 
sensitive parameters into account. Second, we only 
included health damages related to PM2·5 concentrations, 
neglecting the impacts caused by other pollutants (such 
as ozone). Third, despite some moral and ethical 
concerns regarding monetising of the premature deaths 
based on a gross domestic product-based value,35 we 
chose not to analyse this ethical issue and instead used 
VSL as a signal to imply the significance of health 
perspective in policy making. Finally, although the air 
pollutant control costs are not considered in our model, 
the technical costs of end-of-pipe control measures are 
generally small compared with the transition costs of 
deep decarbonisation, hence our conclusions are not 
likely to be jeopardised.

In summary, the findings of our modelling analysis 
highlight the significance of understanding the economic 
and public health outcomes of different carbon neutrality 
pathways. For policy makers in China—especially at 
this critical moment of low carbon transition, recovery 
from the COVID-19 pandemic, and formulation of 
the 14th Five Year Plan, the 2030 Carbon Peak Plan, 
and the 2060 carbon neutrality plan—it is important 
to carefully and smartly design the optimal carbon 
neutrality pathway according to its long-term effects on 
the economy and public health. Taking health co-benefits 
into account suggests that a carbon neutrality pathway is 
best, which avoids over-reliance on negative emission 
technologies to offset carbon emissions. This approach 
will compress the space to the minimum for fossil fuel 
combustion and other co-emission sources. Developing 
renewable energies and promoting electrification in 
transport, household, and industry sectors will maximise 
the synergy between the carbon neutrality goal, air 
quality goal, and Healthy China goal.
Contributors
All authors contributed to the study design. ShiZ and KA did the 
literature review and data collection, with contributions from JL, YW, 
SW, and ShaZ. ShiZ and KA did the modelling, with contributions from 
JL, YW, ShaZ, WC, CW, and PG. ShiZ, KA, WC, CW, and PG analysed 
and interpreted the results. ShiZ, WC, and KA accessed and verified the 
underlying data and wrote the first drafts of the manuscript. All authors 
had full access to all the data in the study and finalised the manuscript 
for submission according to comments from authors and reviewers. 
WC had final responsibility for the decision to submit for publication.

Declaration of interests
We declare no competing interests.

Data sharing
Detailed data and results can be found in appendix 2 (pp 31–40). 
The sources of data are listed in appendix 2 (pp 31–33). More data can be 
provided upon request to the corresponding authors.



Articles

e817	 www.thelancet.com/planetary-health   Vol 5   November 2021

Acknowledgments
This work was jointly funded by the National Key R&D Program of 
China (2018YFA0606004 and 2017YFA0603602), National Natural 
Science Foundation of China (71773061, 72091514, and 21625701), 
Tsinghua-Toyota Joint Research Fund, Tsinghua-Rio Tinto Joint Research 
Centre for Resources, and Global Energy Interconnection Group Science 
and Technology Project in the framework of the Research on 
Comprehensive Path Evaluation Methods and Practical Models for the 
Synergetic Development of Global Energy, Atmospheric Environment, 
and Human Health. The views expressed are those of the authors and do 
not necessarily reflect the position of the funding bodies or its sponsors. 
We thank Alice McGushin (Institute for Global Health, University 
College London, London, UK) for her helpful comments in the 
development of this paper.

Editorial note: the Lancet Group takes a neutral position with respect to 
territorial claims in published maps and institutional affiliations.

References
1	 Mallapaty S. How China could be carbon neutral by mid-century. 

Nature 2020; 586: 482–83.
2	 WHO. Health in all policies: Helsinki statement, framework for 

country action. The 8th Global Conference on Health Promotion 
jointly organized by WHO and the Ministry of Social Affairs and 
Health, Finland. June 10–14, 2013. https://apps.who.int/iris/
bitstream/handle/10665/112636/9789241506908_eng.pdf (accessed 
Sept 17, 2021).

3	 Markandya A, Sampedro J, Smith SJ, et al. Health co-benefits from 
air pollution and mitigation costs of the Paris Agreement: 
a modelling study. Lancet Planet Health 2018; 2: e126–33.

4	 Li M, Zhang D, Li C-T, Mulvaney KM, Selin NE, Karplus VJ. 
Air quality co-benefits of carbon pricing in China. Nat Clim Chang 
2018; 8: 398–403.

5	 Cai W, Hui J, Wang C, et al. The Lancet Countdown on PM2·5 
pollution-related health impacts of China’s projected carbon dioxide 
mitigation in the electric power generation sector under the Paris 
Agreement: a modelling study. Lancet Planet Health 2018; 2: e151–e61.

6	 West JJ, Smith SJ, Silva RA, et al. Co-benefits of global greenhouse 
gas mitigation for future air quality and human health. 
Nature Clim Chang 2013; 3: 885–89.

7	 Xie Y, Wu Y, Xie M, et al. Health and economic benefit of China’s 
greenhouse gas mitigation by 2050. Environ Res Lett 2020; 15: 104042.

8	 Sampedro J, Smith SJ, Arto I, et al. Health co-benefits and 
mitigation costs as per the Paris Agreement under different 
technological pathways for energy supply. Environ Int 2020; 
136: 105513.

9	 Vandyck T, Rauner S, Sampedro J, et al. Integrate health into 
decision-making to foster climate action. Environ Res Lett 2021; 
16: 041005.

10	 Aburto JM, Wensink M, van Raalte A, Lindahl-Jacobsen R. Potential 
gains in life expectancy by reducing inequality of lifespans in 
Denmark: an international comparison and cause-of-death analysis. 
BMC Public Health 2018; 18: 831.

11	 Tan X, Wu Q, Shao H. Global commitments and China’s endeavors 
to promote health and achieve sustainable development goals. 
J Health Popul Nutr 2018; 37: 8.

12	 Cai W, Zhang C, Suen HP, et al. The 2020 China report of the 
Lancet Countdown on health and climate change. 
Lancet Public Health 2021; 6: e64–81.

13	 Watts N, Amann M, Arnell N, et al. The 2020 report of the Lancet 
Countdown on health and climate change: responding to 
converging crises. Lancet 2021; 397: 129–70.

14	 Wang C, Huang H, Cai W, et al. Economic impacts of climate 
change and air pollution in china through health and labor supply 
perspective: an integrated assessment model analysis. 
Clim Change Econ (Singap) 2020; 11: 2041001.

15	 Markandya A, Armstrong BG, Hales S, et al. Public health benefits 
of strategies to reduce greenhouse-gas emissions: low-carbon 
electricity generation. Lancet 2009; 374: 2006–15.

16	 Haines A, McMichael AJ, Smith KR, et al. Public health benefits of 
strategies to reduce greenhouse-gas emissions: overview and 
implications for policy makers. Lancet 2009; 374: 2104–14.

17	 Mu Y, Wang C, Cai W. The economic impact of China’s INDC: 
distinguishing the roles of the renewable energy quota and the 
carbon market. Renew Sustain Energy Rev 2018; 81: 2955–66.

18	 Huang X, Change S, Zheng D, Zhang X. The role of BECCS in 
deep decarbonization of China’s economy: a computable general 
equilibrium analysis. Energy Econ 2020; 92: 104968.

19	 International Energy Agency. Projected costs of generating 
electricity. 2015. https://iea.blob.core.windows.net/assets/c9bae6ac-
0f4c-4a4b-8b46-f7d4cca4d53b/ElecCost2015.pdf (accessed 
Sept 17, 2021).

20	 Fuhrman J, McJeon H, Patel P, Doney SC, Shobe WM, Clarens AF. 
Food–energy–water implications of negative emissions technologies 
in a + 1.5°C future. Nat Clim Change 2020; 10: 920–97.

21	 United Nations Framework Convention on Climate Change. 
The People’s Republic of China second biennial update report on 
climate change. December, 2018. https://unfccc.int/sites/default/
files/resource/China%202BUR_English.pdf (accessed 
Sept 17, 2021).

22	 Nicolas C, Chen Y-HH, Morris J, Winchester N, Paltsev S. 
Bioenergy with carbon capture and storage: key issues and major 
challenges. https://globalchange.mit.edu/sites/default/files/
BECCS_EPPA_gtap.pdf (accessed Sept 2, 2021).

23	 Wang J, Feng L, Palmer PI, et al. Large Chinese land carbon sink 
estimated from atmospheric carbon dioxide data. Nature 2020; 
586: 720–23.

24	 Zhang S, Mendelsohn R, Cai W, Cai B, Wang C. Incorporating 
health impacts into a differentiated pollution tax rate system: a case 
study in the Beijing-Tianjin-Hebei region in China. 
J Environ Manage 2019; 250: 109527.

25	 Muller NZ, Mendelsohn R. Efficient pollution regulation: getting 
the prices right. Am Econ Rev 2009; 99: 1714–39.

26	 Zheng H, Zhao B, Wang S, et al. Transition in source contributions 
of PM2·5 exposure and associated premature mortality in China 
during 2005–2015. Environ Int 2019; 132: 105111.

27	 Burnett RT, Pope CA, III, Ezzati M, et al. An integrated risk 
function for estimating the global burden of disease attributable to 
ambient fine particulate matter exposure. Environ Health Perspect 
2014; 122: 397–403.

28	 Lelieveld J, Pozzer A, Pöschl U, Fnais M, Haines A, Münzel T. 
Loss of life expectancy from air pollution compared to other risk 
factors: a worldwide perspective. Cardiovasc Res 2020; 116: 1910–17.

29	 Chen Y, Guo F, Wang J, Cai W, Wang C, Wang K. Provincial and 
gridded population projection for China under shared 
socioeconomic pathways from 2010 to 2100. Sci Data 2020; 7: 83.

30	 Dellink R, Chateau J, Lanzi E, Magné B. Long-term economic 
growth projections in the Shared Socioeconomic Pathways. 
Glob Environ Change 2017; 42: 200–14.

31	 Tong D, Cheng J, Liu Y, et al. Dynamic projection of anthropogenic 
emissions in China: methodology and 2015–2050 emission 
pathways under a range of socio-economic, climate policy, 
and pollution control scenarios. Atmos Chem Phys 2020; 20: 5729–57.

32	 World Bank. Life expectancy at birth, total (years)–China. https://
data.worldbank.org/indicator/SP.DYN.LE00.IN?locations=CN 
(accessed Feb 23, 2021).

33	 Lindhjem H, Navrud S, Braathen NA, Biausque V. Valuing 
mortality risk reductions from environmental, transport, and health 
policies: a global meta-analysis of stated preference studies. 
Risk Anal 2011; 31: 1381–407.

34	 Chen J, Cui H, Xu Y, Ge Q. Long-term temperature and sea-level 
rise stabilization before and beyond 2100: Estimating the additional 
climate mitigation contribution from China’s recent 2060 carbon 
neutrality pledge. Environ Res Lett 2021; 16: 074032.

35	 Aldy JE, Viscusi WK. Age differences in the value of statistical life: 
revealed preference evidence. Rev Environ Econ Policy 2007; 
1: 241–60.


	Incorporating health co-benefits into technology pathways to achieve China’s 2060 carbon neutrality goal: a modelling study
	Introduction
	Methods
	Modelling framework
	Scenarios
	Role of the funding source

	Results
	Discussions
	Acknowledgments
	References


